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Abstract

Background: Sarcopenia is a clinical syndrome characterized by continuous loss of skeletal muscle
mass, muscle strength or function. Sarcopenia, which increases the risk of falls and fractures, is also
closely associated with metabolic diseases and cognitive dysfunction, resulting in serious adverse
effects on people’s quality of life and inflicting a heavy socio-economic burden. In the present study, we
aim to identify potential crucial genes associated with sarcopenia through bioinformatic analyses of
public datasets.

Methods: The gene expression profiles (GSE1428) were downloaded from the Gene Expression Omnibus
(GEO) database. The difference expression genes (DEGs) between sarcopenia samples and normal
samples were screened. The Gene Ontology (GO) and Kyoto Encyclopedia of Genes and Genomes
(KEGG) pathway enrichment analyses of the DEGs were performed. Protein-protein interaction (PPI)
network was constructed using the STRING database. Cytoscape with CytoHubba were used to identify
the hub genes.

Results: Totally, 314 up-regulated genes and 289 own-regulated genes were identified. In addition, the
most significantly enriched pathway was Cell cycle, Human T-cell leukemia virus 1 infection, Natural killer
cell mediated cytotoxicity, T cell receptor signaling pathway, Signaling pathways regulating pluripotency
of stem cells. In combination with the results of the protein—protein interaction (PPI) network and
CytoHubba, 10 hub genes including CD40PLKTICHEK2ILCP2INANOGIPTPN110RUNX2IANXA50IBUB1BL
CCRS were selected.

Conclusions: The 10 potential crucial genes may be associated with risk of sarcopenia. Our study
provided new insights of sarcopenia into genetics, molecular pathogenesis and new therapeutic targets. It
also will contribute to identification of potential biomarkers and novel strategies for sarcopenia.

Introduction

Sarcopenia involves a progressive age-related decline of skeletal muscle mass and strength/function,
with an increased risk of adverse outcomes such as disability, metabolic dysfunction, poor quality of life,
and mortality[1, 2]. In general, the skeletal muscle area and muscle strength of elderly individuals
decreases by 2530% and 3040%, respectively, compared with those in their 20s, and muscle mass
decreases by 12% each year after the age of 50[3]. While sarcopenia is mainly observed in the elderly, it
can also develop in young adults[4]. Agerelated sarcopenia is termed primary sarcopenia, and
diseaserelated sarcopenia is termed secondary sarcopenia[5].Among the processes contributing to age-
related muscle wasting, altered hormonal status, chronic inflammation, redox imbalance, loss of a-motor
neurons, muscular mitochondrial dysfunction, altered myocyte autophagy, accelerated apoptosis of
myonuclei, and impaired satellite cell function are believed to be major factors[6]. Sarcopenia is a
universal phenomenon with a complex and multifactorial etiology[7]. At the molecular level, sarcopenia
results from a disproportionate increase in muscle protein breakdown and/or decrease in muscle protein
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synthesis[8], but the mechanisms of sarcopenia are not clearly defined. Increasing morbidity and limited
treatment of sarcopenia result in a huge public health and economic burden. Therefore, it is necessary to
improve our understanding of sarcopenia pathogenesis and to develop better screening methods for
sarcopenia.

Microarray techniques and bioinformatics analysis have been widely used to screen for genome-level
differences involved in sarcopenia, enabling the identification of differentially expressed genes (DEGs)
and functional pathways associated with sarcopenia. In this study, a microarray data sets were
downloaded from Gene Expression Omnibus (GEO) for analysis to identify DEGs between the sarcopenia
group and the normal group. We then carried out Gene Ontology (GO), Kyoto Encyclopedia of Genes and
Genomes (KEGG) pathway enrichment analysis and protein-protein interaction (PPI) network analysis to
identify the potential crucial genes.

Material And Methods

Data Source

GEO (http://www.ncbi.nlm.nih.gov/geo) [9lis a public database containing a large number of high-
throughput sequencing and microarray data sets submitted by research institutes worldwide. We
searched for related gene expression datasets using sarcopenia as keywords and the test specimens
included should be from humans. Finally, GSE1428 microarray dataset [10] was downloaded from it
(Affymetrix GPL96 platform, Affymetrix Human Genome U133 Array). The dataset contains 12
sarcopenia samples and 10 normal samples.

Identification of differentially expressed genes (DEGs)

To assess differential expression, using the “limma” package of R software, a linear model was fitted and
a simple empirical Bayes model was used to moderate standard errors. [11]A oderated t-statistic and a
logodds of differential expression was computed for each contrast for each gene. The Benjamini and
Hochberg (BH) method was performed to adjust P value to reduce the false positive error. A gene was
defined as a DEG between the sarcopenia and normal sample, when the P value was < 0.05 and |log2 FC|
=> 0.5,

Functional and pathway enrichment analyses of DEGs

Metascapelhttps://metascape.org/gp/index.htmi#/main/step1)[12] is an analytical website that
combines functional enrichment, interactome analysis, gene annotation and membership search to
leverage over 40 independent knowledgebases within one integrated portal. KEGG is a database resource
for elucidating high-level functions and effects of the biological system.[13, 14] GO is a major
bioinformatics initiative that for high-quality functional gene annotation and analyzing gene biological
processes (BP), molecular functions (MF) and cellular components (CC).[15] Metascape was used for
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analyzing the function of DEGs. Min overlap = 3 and Min Enrichment = 1.5 were the screening conditions.
P< .01 was considered statistically significant.

PPI network construction and selection of hub genes

The PPI network was analyzed using the Search Tool for the Retrieval of Interacting Genes (STRING;
http://string-db.org). Analysis of functional interactions between proteins was performed in order to
elucidate the mechanisms of osteogenesis and development[16]. An interaction with a combined score >
0.4 was selected and used to construct a PPI network with Cytoscape software. Cytoscape (version 3.9.1)
is an open source bioinformatics software platform for visualizing molecular interaction networks.[17,
18] The top 10 genes were obtained by Degree algorithm with Cytoscape's plug-in cytoHubba. “ggplot”
packages of R software was applied to generate box plots for hub genes.

Functional and pathway enrichment analyses of hub genes

To further explore the potential biological functions of the hub genes had a high correlation with disease
statue, we performed Gene Ontology (GO) terms enrichment analysis by the clusterProfiler and DOSE
package in R[19, 20]. A Pvalue of less than 0.05 was considered statistically significant. KEGG Orthology
Based Annotation System (KOBAS) (http://kobas. cbi.pku.edu.cn) [21]is a Web server for gene/protein
functional annotation and functional enrichment developed by Peking University, which collects 4325
species functional annotation information. The enrichment analysis results of KEGG Pathway were
obtained from the KOBAS 3.0 database. Adjusted P-value < 0.05 was considered significant.

Results
Identification of DEGs

Gene expression levels of GEO series that have been adjusted batch effects were standardized and the
results of pre- and post- standardized were presented in Fig. TAIB. 603 of DEGs with |log2 FC| = 0.5 in
sarcopenia samples compared with normal samples was identified, including 314 up-regulated genes
and 289 down-regulated genes. Volcano plot of 603 DEGs enrolled in subsequent analyses was showed
in Fig. 1C.

Analysis of the Functional Characteristics of DEGs

In order to analyze the biological functions and pathways involved in the 603 DEGs, GO and KEGG
Pathway enrichment analysis were performed. GO analysis results show that these genes were mainly
enriched in protein binding, nucles, cytosol, cytoplasm, nucleoplasm(Fig. 2A). In terms of KEGG Pathway,
the three enrichment pathways are gulation of actin cytoskeleton, MP signaling pathway, protein
interaction with cytokine and cytokine receptor. (Fig. 2B).

PPI network construction and selection of hub genes
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The PPI network of DEGs and most dense connected regions (470 nodes, 1096 edges) were obtained by
Cytoscape (Fig. 3A). Through the Degree algorithms of plug-in cytoHubba, we have calculated the top 10
hub genes, including CD4,PLK1,CHEK2,LCP2,NANOG,PTPN11,RUNX2,ANXA5,BUB1B,CCR5(Fig. 3B).

Boxplots for the 10 hub genes were shown in Fig. 4. Their full names and related functions were showed
in Table 1.
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Table 1
Ten hub genes and their functions

Gene
symbol

CDh4

PLK1

PTPN11

NANOG

CHEK2

LCP2

ANXAS5

BUB1B

CCR5

RUNX2

Description

CD4 molecule

polo like kinase
1

protein tyrosine
phosphatase
non-receptor
type 11

Nanog
homeobox

checkpoint
kinase 2

lymphocyte
cytosolic
protein 2

annexin A5

BUB1 mitotic
checkpoint
serine/threonine
kinase B

C-C motif
chemokine
receptor 5

RUNX family
transcription
factor 2

Function

This gene encodes the CD4 membrane glycoprotein of T lymphocytes.
The CD4 antigen acts as a coreceptor with the T-cell receptor on the T
lymphocyte to recognize antigens displayed by an antigen presenting
cell in the context of class Il MHC molecules.

The Ser/Thr protein kinase encoded by this gene belongs to the
CDC5/Polo subfamily. It is highly expressed during mitosis

The protein encoded by this gene is a member of the protein tyrosine
phosphatase (PTP) family. PTPs are known to be signaling molecules
that regulate a variety of cellular processes including cell growth,
differentiation, mitotic cycle, and oncogenic transformation.

The protein encoded by this gene is a DNA binding homeobox
transcription factor involved in embryonic stem (ES) cell proliferation,
renewal, and pluripotency.

In response to DNA damage and replication blocks, cell cycle
progression is halted through the control of critical cell cycle
regulators. This nuclear protein is a member of the CDS1 subfamily of
serine/threonine protein kinases.

This gene encodes an adapter protein that acts as a substrate of the T
cell antigen receptor (TCR)-activated protein tyrosine kinase pathway.
The encoded protein associates with growth factor receptor bound
protein 2, and is thought to play a role TCR-mediated intracellular
signal transduction.

The protein encoded by this gene belongs to the annexin family of
calcium-dependent phospholipid binding proteins some of which have
been implicated in membrane-related events along exocytotic and
endocytotic pathways.

This gene encodes a kinase involved in spindle checkpoint function.
The protein has been localized to the kinetochore and plays a role in
the inhibition of the anaphase-promoting complex/cyclosome
(APC/C), delaying the onset of anaphase and ensuring proper
chromosome segregation.

This gene encodes a member of the beta chemokine receptor family,
which is predicted to be a seven transmembrane protein similarto G
protein-coupled receptors.

This gene is a member of the RUNX family of transcription factors
and encodes a nuclear protein with an Runt DNA-binding domain.
This protein is essential for osteoblastic differentiation and skeletal
morphogenesis and acts as a scaffold for nucleic acids and
regulatory factors involved in skeletal gene expression.

Functional and pathway enrichment analyses of hub genes
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GO analysis showed that these genes are mainly involved in cell cycle checkpoint signaling, negative
regulation of cell cycle phase transition, negative regulation of cell cycle process, negative regulation of
cell cycle, regulation of cell cycle phase transition, regulation of mitotic cell cycle(Fig. 5A). In addition,
KEGG Pathway analysis showed that they are mainly involved in Cell cycle, Human T-cell leukemia virus 1
infection, Natural killer cell mediated cytotoxicity, T cell receptor signaling pathway, Signaling pathways
regulating pluripotency of stem cells(Fig. 5B).

Discussion

In 1989, Rosenberg emphasized the importance of the loss of skeletal muscle mass that occurs with
aging and coined the term ‘sarcopenia’[22]. Since then, sarcopenia has attracted considerable attention
due to the aging population. This muscle loss is associated with increased risk of adverse health
outcomes, including falls, morbidity, loss of independence, disability, and mortality[2]. Thus, it is
necessary to screen the key genes and pathways related to the progression of sarcopenia. In the present
study, we integrated gene expression profiles of 12 sarcopenia samples and 10 normal samples from a
GEO dataset (GSE1428) and analyzed the data using bioinformatics tools. A total of 603 DEGs with |log2
FC| = 0.5 in sarcopenia compared with normal samples were selected. Furthermore, 10 potential crucial
genes (CD4,PLK1,CHEK2,LCP2,NANOG,PTPN11,RUNX2,ANXA5,BUB1B,CCR5), and several important
pathways, which were associated with sarcopenia risk, were identified, suggesting these may play
important role in the mechanism of sarcopenia.

T lymphocytes are essential for skeletal muscle regeneration and repair[23]. Lymphocytes and their
secreted proteins play a crucial role in muscle repair and regeneration, considered as a potential control
switch for this process[24]. T Lymphocytes can also affect the proliferation and migration of muscle
satellite cells[25], which may be associated with reduced muscle mass in patients with sarcopenia[26].
CD4 can regulate the sensitivity and output of T cell responses and most critically contribute to the T cell
function in vivo and thus are known as coreceptors of T-cell receptors(TCR).It also contribute to T-cell
development, homeostasis and antigenic response. It has extremely low affinity for its ligand but which is
also essential in T-cell development and in the removal of pathogens during T cell-dependent immune
responses.[27] Bharath et al indicated that aging compromises autophagy in CD4 + T lymphocytes to
stimulate the secretion of several pro-inflammatory interleukins, thus contributing to inflammaging[28].
Lymphocyte cytosolic protein 2 (LCP2) is one of the SLP-76 family of adapters, which are critical
intermediates in signal cascades downstream of several receptors. LCP2 regulates immunoreceptor
signaling (such as T-cell receptors) and it is also required for integrin signaling in neutrophils and
platelets[29]. It plays an important role in NK-cell mediated recognition of missing-self targets10 and
positively regulates antigen-induced mast cell activation by recruiting BCR[30]. Quantitative reductions of
LCP2 trigger immune dysregulation with the excessive production of proinflammatory cytokines and
autoantibodies[31]. These studies indicate that LCP2 deeply participates in immune responses through
the regulation of immune cells[29]. We found that CD4 and LCP2 were enriched in KEGG term of T cell
receptor signaling pathway. These results indicated that CD4 and LCP2 might be the potential biomarkers

of sarcopenia.
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In our study,CD4 and C-C motif chemokine receptor 5(CCR5 )were enriched in KEGG term of Cytokine-
cytokine receptor interaction and Human immunodeficiency virus 1 infection.CCR5 and its ligands may
play a role in various inflammatory diseases, as cellular activation of CCR5 normally happens through
chemokine binding, which then regulate intracellular trafficking and protective cellular and humoral
responses. Indeed, the migration of lymphocytes to inflammatory areas is controlled by chemokine
gradients[32]. CCR5 is expressed in inflammatory cells infiltrating the central nervous system in vivo[33].
It is also expressed on immune cells within inflammatory lesions in multiple sclerosis(MS) and may
contribute to recruitment of these cells to the inflamed tissue or to their activation.

Polo-like kinase 1 (PLK1) is a conserved mitotic serine-threonine protein kinase, functions as a regulatory
protein, and is involved in the progression of the mitotic cycle. It plays important roles in the regulation of
cell division, maintenance of genome stability, in spindle assembly,mitosis, and DNA-damage response.
[34] A role for PLK1 has been recently described in diverse immune disorders including Graft versus Host
Disease, where it contributes to immunological responses of alloreactive T cells.[35] Also, in neurological
disorders such as Huntington's disease and Alzheimer’s disease, activity of PLK1 is altered in affected
neurons.[36] checkpoint kinase 2(CHEK?2 )kinase was reported to be involved in the processes of DNA
damage repair (DDR) and cell cycle regulation.It also has been linked to cell protection via autophagy in
response to oxidative stress.High levels of reactive oxygen species (ROS) and hypoxia were reported to
trigger the ATM-CHK?2 axis and the phosphorylation of Beclin 1[37]. BUB1 mitotic checkpoint
serine/threonine kinase B (BUB1B) is a conserved multifunctional protein that is vital for the function of
mitotic spindle checkpoint and correcting kinetochore-microtubule attachments[38]. Our study revealed
that the PLKT1ICHEK20BUB1B expression level was down-regulated in sarcopenia samples compared to
normal samples. Enrichment analyses in the present study indicated that PLK10CHEK2and BUB1B were
enriched in KEGG term of cell cycle. Yin J et al. indicated that the differentiation of satellite cells is a
fundamental process for the maintenance of muscle trophism[39]. The multi-signal pathway cascade
regulates the cell cycle process, and plays a crucial role in promoting myoblasts growth[40]. Thus,
downregulation of PLK1, CHEK2and BUB1B may inhibit the growth of satellite cells, leading to
sarcopenia.

Nanog homeobox(NANOG) is a stem cell transcription factor that plays a major role in regulation of
human development. It is involved in cell fate determination, proliferation, and apoptosis.[41] Notably,
ectopic expression of NANOG preserved the morphology and restored the myogenic differentiation
capacity of late passage myoblasts, possibly by restoring the expression level of myogenic
factors[42].So, NANOG might be the a potential biomarker of sarcopenia.

It have also confirmed that testosterone can promote the number of stellate cells in a dose-dependent
manner and is the main regulator of their function in vitro[43].Moreover, testosterone levels in men
decrease by about 1% a year with age, which plays an important role in the development of
sarcopenia[44].ANXAS5, also known as Annexin A5, is a member of the annexin family of proteins,which
can bind to calcium and phospholipid, acting as an endogenous regulator of various physiological
processes[45] .Moreover, Yao et al. found ANXA5 was highly expressed in rat Leydig and Sertoli cells and
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could involve in the regulation of testosterone synthesis and secretion[46]. Gidrol et al. found that ANXA5
might exert antioxidant function in some cases[47]. Ewing et al. found that ANXA5 been believed closely
related to inflammatory response and cell apoptosis[48, 49].Similarly, Protein tyrosine phosphatase non-
receptor type 11(PTPN11) mutations induce metabolic changes that increase the ability of mutated cells
to utilize multiple energy sources.[50] It is involved in numerous signal transduction functions important
for normal hematopoiesis, including proliferation,differentiation, and apoptosis[51]. In Leydig cells,
PTPN11 supports mitochondrial fusion and the expression of acyl-CoA synthetase (ACSL4) needed for
the production of steroids including testosterone[52].

Bones also affect muscles through mechanical and chemical processes. Osteoblasts or factors secreted
by osteocytes, such as osteocalcin, osteostin and fibroblast growth factor - 23, may regulate muscle.
Osteocalcin may also affect glucose, lipid and energy metabolism, thereby affecting muscle
function[53].Runt-related transcription factor 2 (RUNX2) was first described as an essential regulator of
skeletal development. Post-translational regulation modulates the activity, stability and function of many
proteins including transcription factors. Phosphorylation, acetylation, and ubiquitination are the most
representative post-translational modifications and also phosphorylation-directed conformational
changes by enzymes play key roles in regulating protein activity. [54]

In current study, we have discussed that 10 potential crucial genes are involved in the currence and
development of sarcopenia, suggesting these genes may serve as potential biomarkers and therapeutic
targets for sarcopenia. However, the limitations of this study should be considered. First of all, this is a
retrospective study that requires external verification to verify our findings; Secondly, the function of the
hub gene needs to be further verified in an in vitro model, which will be the focus of our future work.

Conclusion

Our study identified 9 potential crucial genes
(CD4,PLK1,CHEK2,LCP2,NANOG,PTPN11,RUNX2,ANXA5,BUB1B,CCR5), and pathways using bioinformatic
analyses. The exploration of potential crucial genes of sarcopenia may provide some potential aid in
further identification of new biomarkers for the susceptibility of sarcopenia and useful treatment targets.

Abbreviations

PKP : percutaneous kyphoplasty; PVP :percutaneous vertebroplasty;

PCKP :percutaneous kyphoplasty; PMMA :polymethyl methacrylate; OVCF :osteoporotic vertebral
compressive fracture; DRidigital radiography; MRI: magnetic resonance imaging; CT: computed
tomography; DSA :digital subtraction angiography.

Declarations

Ethics approval and consent to participate

Page 9/19



Not applicable.

Consent for publication

Not applicable.

Availability of data and materials

GSE1428 dataset for this study is openly available in Gene Expression Omnibus database at
https://www.ncbi.nlm.nih.gov/geo/query/acc.cgi?acc=GSE1428.

Competing interest
The authors declare that they have no competing interests.
Funding

This work is supported by the Natural Science Foundation of Shandong Province (ZR2019MH044), and
the Xu Zhanwang Shandong Construction Project of Inheritance Studio for Famous and Old TCM Experts
([2019] No. 92). They provided technical guidance in designing, implementing and analyzing data.

Authors’ contributions

YS collected the data and wrote the report. NL had the initial idea for the research and is guarantor. JX
assisted with the writing of the report . RC had contributed in conception. SG had contributed in revising
the manuscript. YS has contributed in acquisition of data. XQ,YL and XM took part in the discussion of
the paper. All authors read and approved the final manuscript.

Acknowledgments

Not Applicable.

Author details

'Shandong University of Traditional Chinese Medicine, Jinan 250355, China

2 Spinal Department of Orthopedics, The Affiliated Hospital of Shandong University of Traditional
Chinese Medicine,

Jinan 250011, China

References

1. Rosenberg IH: Sarcopenia: origins and clinical relevance. Clin Geriatr Med 2011, 27(3):337-339.

Page 10/19



2.

10.

11.

12.

13.

14.

15.

Hirani V, Blyth F, Naganathan V, Le Couteur DG, Seibel MJ, Waite LM, Handelsman DJ, Cumming RG:
Sarcopenia Is Associated With Incident Disability, Institutionalization, and Mortality in Community-
Dwelling Older Men: The Concord Health and Ageing in Men Project. J Am Med Dir Assoc 2015,
16(7):607-613.

. Kuzuya M: [Aging-related frailty and sarcopenia. The concepts and diagnostic criteria of frailty.]. Clin

Calcium 2018, 28(9):1171-1176.

. Muscaritoli M, Anker SD, Argilés J, Aversa Z, Bauer JM, Biolo G, Boirie Y, Bosaeus |, Cederholm T,

Costelli P et al. Consensus definition of sarcopenia, cachexia and pre-cachexia: joint document
elaborated by Special Interest Groups (SIG) "cachexia-anorexia in chronic wasting diseases" and
"nutrition in geriatrics". Clin Nutr 2010, 29(2):154-159.

. Chen LK, Woo J, Assantachai P, Auyeung TW, Chou MY, lijima K, Jang HC, Kang L, Kim M, Kim S et af.

Asian Working Group for Sarcopenia: 2019 Consensus Update on Sarcopenia Diagnosis and
Treatment. J Am Med Dir Assoc 2020, 21(3):300-307.e302.

. Ziaaldini MM, Marzetti E, Picca A, Murlasits Z: Biochemical Pathways of Sarcopenia and Their

Modulation by Physical Exercise: A Narrative Review. Front Med (Lausanne) 2017, 4:167.

. Cannataro R, Carbone L, Petro JL, Cione E, Vargas S, Angulo H, Forero DA, Odriozola-Martinez A,

Kreider RB, Bonilla DA: Sarcopenia: Etiology, Nutritional Approaches, and miRNAs. Int J Mol Sci 2021,
22(18).

. Fielding RA, Vellas B, Evans WJ, Bhasin S, Morley JE, Newman AB, Abellan van Kan G, Andrieu S,

Bauer J, Breuille D et al: Sarcopenia: an undiagnosed condition in older adults. Current consensus
definition: prevalence, etiology, and consequences. International working group on sarcopenia. J Am
Med Dir Assoc 2011, 12(4):249-256.

. Edgar R, Domrachev M, Lash AE: Gene Expression Omnibus: NCBI gene expression and hybridization

array data repository. Nucleic Acids Res 2002, 30(1):207-210.

Giresi PG, Stevenson EJ, Theilhaber J, Koncarevic A, Parkington J, Fielding RA, Kandarian SC:
Identification of a molecular signature of sarcopenia. Physiol Genomics 2005, 21(2):253-263.

Diboun I, Wernisch L, Orengo CA, Koltzenburg M: Microarray analysis after RNA amplification can
detect pronounced differences in gene expression using limma. BMC Genomics 2006, 7:252.
Zhou Y, Zhou B, Pache L, Chang M, Khodabakhshi AH, Tanaseichuk O, Benner C, Chanda SK:
Metascape provides a biologist-oriented resource for the analysis of systems-level datasets. Nat
Commun 2019, 10(1):1523.

Kanehisa M: The KEGG database. Novartis Found Symp 2002, 247:91-101; discussion 101-103,
119-128, 244 - 152.

Kanehisa M, Furumichi M, Tanabe M, Sato Y, Morishima K: KEGG: new perspectives on genomes,
pathways, diseases and drugs. Nucleic Acids Res 2017, 45(D1):D353-d361.

Pomaznoy M, Ha B, Peters B: GOnet: a tool for interactive Gene Ontology analysis. BMC
Bioinformatics 2018, 19(1):470.

Page 11/19



16.

17

18.

19.

20.

21.

22.

23.

24.

25.

26.

27.

28.

29.

30.

Szklarczyk D, Morris JH, Cook H, Kuhn M, Wyder S, Simonovic M, Santos A, Doncheva NT, Roth A,
Bork P et al The STRING database in 2017: quality-controlled protein-protein association networks,
made broadly accessible. Nucleic Acids Res 2017, 45(D1):D362-d368.

. Demchak B, Hull T, Reich M, Liefeld T, Smoot M, Ideker T, Mesirov JP: Cytoscape: the network

visualization tool for GenomeSpace workflows. F7000Res 2014, 3:151.

Shannon P, Markiel A, Ozier O, Baliga NS, Wang JT, Ramage D, Amin N, Schwikowski B, Ideker T:
Cytoscape: a software environment for integrated models of biomolecular interaction networks.
Genome Res 2003, 13(11):2498-2504.

Yu G, Wang LG, Han Y, He QV: clusterProfiler: an R package for comparing biological themes among
gene clusters. Omics 2012, 16(5):284-287.

Yu G, Wang LG, Yan GR, He QY: DOSE: an R/Bioconductor package for disease ontology semantic
and enrichment analysis. Bioinformatics 2015, 31(4):608-609.

Wu J, Mao X, Cai T, Luo J, Wei L: KOBAS server: a web-based platform for automated annotation and
pathway identification. Nucleic Acids Res 2006, 34(Web Server issue):W720-724.

Rosenberg I: Epidemiologic and methodologic problems in determining nutritional status of older
persons. (Summary comments). Am J Cli Nutr 1989, 50.

Zhang J, Xiao Z, Qu C, Cui W, Wang X, Du J: CD8 T cells are involved in skeletal muscle regeneration
through facilitating MCP-1 secretion and Gr1(high) macrophage infiltration. J Immunol 2014,
193(10):5149-5160.

Chen B, Shan T: The role of satellite and other functional cell types in muscle repair and
regeneration. J Muscle Res Cell Motil 2019, 40(1):1-8.

Al-Dabbagh S, McPhee JS, Murgatroyd C, Butler-Browne G, Stewart CE, Al-Shanti N: The lymphocyte
secretome from young adults enhances skeletal muscle proliferation and migration, but effects are
attenuated in the secretome of older adults. Physiol Rep 2015, 3(11).

Huang SW, Xu T, Zhang CT, Zhou HL: Relationship of Peripheral Lymphocyte Subsets and Skeletal
Muscle Mass Index in Sarcopenia: A Cross-Sectional Study. J Nutr Health Aging 2020, 24(3):325-
329.

Glatzova D, Cebecauer M: Dual Role of CD4 in Peripheral T Lymphocytes. Front Immunol 2019,
10:618.

Bharath LP, Agrawal M, McCambridge G, Nicholas DA, Hasturk H, Liu J, Jiang K, Liu R, Guo Z, Deeney
J et al Metformin Enhances Autophagy and Normalizes Mitochondrial Function to Alleviate Aging-
Associated Inflammation. Cell Metab 2020, 32(1):44~-55.e46.

Wang Z, Peng M: A novel prognostic biomarker LCP2 correlates with metastatic melanoma-
infiltrating CD8(+) T cells. Sci Rep 2021, 11(1):9164.

Bounab Y, Hesse AM, lannascoli B, Grieco L, Couté Y, Niarakis A, Roncagalli R, Lie E, Lam KP,
Demangel C et al: Proteomic analysis of the SH2 domain-containing leukocyte protein of 76 kDa
(SLP76) interactome in resting and activated primary mast cells [corrected]. Mol Cell Proteomics

2013,12(10):2874-2889.
Page 12/19



31.

32.

33.

34.

35.

36.

37.

38.

39.

40.

41.

42.

43.

44.

45.

Siggs OM, Miosge LA, Daley SR, Asquith K, Foster PS, Liston A, Goodnow CC: Quantitative reduction
of the TCR adapter protein SLP-76 unbalances immunity and immune regulation. J Immunol 2015,
194(6):2587-2595.

Jin T, Xu X, Hereld D: Chemotaxis, chemokine receptors and human disease. Cytokine 2008, 44(1):1-
8.

Serensen TL, Tani M, Jensen J, Pierce V, Lucchinetti C, Folcik VA, Qin S, Rottman J, Sellebjerg F,
Strieter RM et al. Expression of specific chemokines and chemokine receptors in the central nervous
system of multiple sclerosis patients. J Clin Invest 1999, 103(6):807-815.

Shakeel |, Basheer N, Hasan GM, Afzal M, Hassan MI: Polo-like Kinase 1 as an emerging drug target:
structure, function and therapeutic implications. J Drug Target 2021, 29(2):168-184.

Berges C, Chatterjee M, Topp MS, Einsele H: Targeting polo-like kinase 1 suppresses essential
functions of alloreactive T cells. Immunol Res 2016, 64(3):687-698.

Song B, Davis K, Liu XS, Lee HG, Smith M, Liu X: Inhibition of Polo-like kinase 1 reduces beta-
amyloid-induced neuronal cell death in Alzheimer's disease. Aging (Albany NY) 2011, 3(9):846-851.

Guo QQ, Wang SS, Zhang SS, Xu HD, Li XM, Guan Y, Yi F, Zhou TT, Jiang B, Bai N et al. ATM-CHK2-
Beclin 1 axis promotes autophagy to maintain ROS homeostasis under oxidative stress. Embo j
2020, 39(10):e103111.

Williams GL, Roberts TM, Gjoerup OV: Bub1: escapades in a cellular world. Cell Cycle 2007,
6(14):1699-1704.

Yin J, Qian Z, Chen Y, Li Y, Zhou X: MicroRNA regulatory networks in the pathogenesis of sarcopenia.
J Cell Mol Med 2020, 24(9):4900-4912.

Li H, Guan K, Liu D, Liu M: Identification of mitochondria-related hub genes in sarcopenia and
functional regulation of MFG-E8 on ROS-mediated mitochondrial dysfunction and cell cycle arrest.
Food Funct 2022, 13(2):624-638.

Hambiliki F, Strom S, Zhang P, Stavreus-Evers A: Co-localization of NANOG and OCT4 in human pre-
implantation embryos and in human embryonic stem cells. J Assist Reprod Genet 2012,
29(10):1021-1028.

Shahini A, Choudhury D, Asmani M, Zhao R, Lei P Andreadis ST: NANOG restores the impaired
myogenic differentiation potential of skeletal myoblasts after multiple population doublings. Stem
Cell Res 2018, 26:55-66.

Chen Y, Zajac JD, MacLean HE: Androgen regulation of satellite cell function. J Endocrinol 2005,
186(1):21-31.

Morley JE, Kaiser FE, Perry HM, 3rd, Patrick P, Morley PM, Stauber PM, Vellas B, Baumgartner RN,
Garry PJ: Longitudinal changes in testosterone, luteinizing hormone, and follicle-stimulating
hormone in healthy older men. Metabolism 1997, 46(4):410-413.

van Genderen HO, Kenis H, Hofstra L, Narula J, Reutelingsperger CP: Extracellular annexin AS5:
functions of phosphatidylserine-binding and two-dimensional crystallization. Biochim Biophys Acta

2008, 1783(6):953-963.
Page 13/19



46.

47.

48.

49.

50.

51

52.

53.

54.

Jing J, Chen L, Fu HY, Fan K, Yao Q, Ge YF, Lu JC, Yao B: Annexin V-induced rat Leydig cell
proliferation involves Ect2 via RhoA/ROCK signaling pathway. Sci Rep 2015, 5:9437.
Gidrol X, Sabelli PA, Fern YS, Kush AK: Annexin-like protein from Arabidopsis thaliana rescues delta

oxyR mutant of Escherichia coli from H202 stress. Proc Natl Acad Sci U S A 1996, 93(20):11268-
11273.

Ewing MM, Karper JC, Sampietro ML, de Vries MR, Pettersson K, Jukema JW, Quax PH: Annexin A5
prevents post-interventional accelerated atherosclerosis development in a dose-dependent fashion in
mice. Atherosclerosis 2012, 221(2):333-340.

Ewing MM, de Vries MR, Nordzell M, Pettersson K, de Boer HC, van Zonneveld AJ, Frostegard J,
Jukema JW, Quax PH: Annexin A5 therapy attenuates vascular inflammation and remodeling and
improves endothelial function in mice. Arterioscler Thromb Vasc Biol 2011, 31(1):95-101.

Alfayez M, Issa GC, Patel KB, Wang F, Wang X, Short NJ, Cortes JE, Kadia T, Ravandi F, Pierce S et al.

The Clinical impact of PTPN11 mutations in adults with acute myeloid leukemia. Leukemia 2021,
35(3):691-700.

. Pandey R, Saxena M, Kapur R: Role of SHP2 in hematopoiesis and leukemogenesis. Curr Opin

Hematol 2017, 24(4):307-313.

Puri P Walker WH: The regulation of male fertility by the PTPN11 tyrosine phosphatase. Semin Cell
Dev Biol 2016, §9:27-34.

Karsenty G, Olson EN: Bone and Muscle Endocrine Functions: Unexpected Paradigms of Inter-organ
Communication. Cell 2016, 164(6):1248-1256.

Kim HJ, Kim WJ, Ryoo HM: Post-Translational Regulations of Transcriptional Activity of RUNX2. Mol
Cells 2020, 43(2):160-167.

Figures

Page 14/19



A s B

expression value
l||l|lllllﬁlllill|illl Illlllllllllllllllllll
EERE 5555]'55 AR e BT EEEEET R R
T [ T ' I 'Iil RN E RN
SR 1 | . IEEHEEREESaaaNn
5 ! f Lo H
: BESESERESRUNERERRERNY
- THPERTTTTTRTT I TEI T ]
R S R R R S R EErEEE YiifIiRRERERERGE
EeERiEysiitEyyeeepEeet EssoEEEODBEEONNEEEEELG
RERERRERRRRERREREREED SALAL LR LA LA LA AL
4- .
3- Ll
3 group
W
n’_- . * down
§ 2- * no_change
2 . e
T
1-
0-
4 6 i

log2FoldChange

Figure 1

The results of pre- standardized (A) and post- standardized(B) gene expression levels. A volcano plot (C)
showing the 603 differentially expressed genes. Red colour indicates up-regulated genes, and green
indicates down-regulated genes.
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Figure 2

Common DEGs enrichment analysis results. (A, B) The enrichment analysis results of GO and KEGG
Pathway. Adjusted P-value < 0.05 was considered significant.
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PPI network diagram and hub genes. A, The greater the difference in expression, the darker the colour.
The size of nodes represents the difference in expression; the larger the size, the more significant the P
value. B, Ten hub genes were identified in the densest connected regions with Degree algorithm, using
cytoHubba. The score is indicated in red colour. Darker colour indicates a higher score.
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Figure 4

Boxplots of gene expressions for 10 hub genes.
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Figure 5

GO and KEGG enrichment analysis of the hub genes. The size of the circle represents the number of
genes involved.
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