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Abstract
Natural sensory inputs in everyday situations induce unique experiences that vary between individuals,
even when inputs are identical. This experiential uniqueness stems from the representations of sensory
signals in each brain. We investigated whether genetic factors control individual differences in sensory
representations in the brain by studying the brain representations of natural audiovisual signals in twin-
pairs. We measured the brain response to natural movies in twins using functional magnetic resonance
imaging and quanti�ed the genetic in�uence on the multivoxel-pattern similarity of movie clip
representations between each twin. The whole-brain analysis revealed a genetic in�uence on the
multivoxel-pattern similarity in widespread brain regions, which included the occipitotemporal sensory
cortices as well as the frontoparietal association cortices and subcortical structures. Our �ndings suggest
that genetic factors exhibit an effect on natural audiovisual signaling by controlling audiovisual
representations in the brain.

Introduction
The natural audiovisual inputs that we receive in everyday situations induce subjective perceptual
experiences that are highly diverse across individuals. The diversity of perceptual experiences is
associated with individual differences in brain representations of audiovisual signals, as revealed in
previous studies on the synchronization of brain activity across individuals1–4. These studies
demonstrated that the inter-subject correlation of functional magnetic resonance imaging (fMRI) signals
predicts the inter-subject similarity of experiences during video viewing and story listening. Although
individual differences in audiovisual representations are characterized by environmental factors, such as
familiarity5, they may also be affected by genetic factors. However, no study to date investigated whether
genetic factors contribute to the neural substrates underlying the formation of brain representations of
natural audiovisual signals.

 

Previous twin studies that used task-based fMRI have shown that genetic factors control a wide range of
brain functions, such as vision6,7, executive function8–10, mental calculation11, and language12,13. These
studies employed strictly controlled parametric tasks using simple abstract sensory stimuli that are
traditionally used in psychology research. In contrast, natural audiovisual signaling involves multimodal
integration and inter-regional network interactions in the brain, which likely yield more complex neural
processing than that produced by traditional tasks14. Therefore, whether and how genetic factors control
natural audiovisual signaling in the brain remain unclear. Addressing this issue is important to gain a
deeper understanding of the genetic basis of adaptive brain functions.
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To uncover the genetic contribution to brain representations of natural audiovisual signals, we conducted
an fMRI experiment in which twin participants viewed a series of natural movie clips with audio while
inside the scanner (Fig. 1). We de�ned a clip-wise representational dissimilarity matrix (CRDM) that was
calculated by the pairwise correlation distances between instantaneous multivoxel activation patterns
evoked by each movie clip, which acted as a �ngerprint of the audiovisual representation in each brain
region of each participant. The CRDM was obtained for each anatomically segmented brain region (Fig.
1a). Then, genetic effects on natural audiovisual representations were examined by comparing the CRDM
similarities between pairs of monozygotic (MZ) and dizygotic (DZ) twins (Fig. 1b).

Results
Brain regions involved in natural audiovisual signaling

First, to identify which brain regions are involved in the signaling of natural audiovisual information
contained in the movie clips, we evaluated the reproducibility of CRDMs in each brain region. We
calculated the Pearson correlation of CRDMs in each region across repetitions of identical movie clip
stimulation. If a given region is involved in audiovisual signaling, the Pearson correlation of CRDMs will
be signi�cantly higher than zero. The whole-brain analysis revealed that although the Pearson correlation
of CRDMs varied between regions (Fig. 2), we observed correlation coe�cients higher than zero in all
cortical and subcortical regions (Wilcoxon test, P < 10−9 after false discovery rate [FDR] correction for
multiple comparisons [q = 0.05]; Supplementary Data 1). This result indicates that all brain regions were
involved in audiovisual signaling during natural movie viewing.

 

Of all the cortical regions, correlation coe�cients were highest in the occipital, superior temporal, and
posterior parietal cortices compared with other regions (Fig. 2a), which was unsurprising because these
cortical regions are involved in audiovisual sensory processing15,16. Moreover, this observation is
consistent with previous reports that showed that audiovisual signaling during movie viewing is more
reproducible in sensory regions than in high-order regions17,18. The correlation coe�cients of the
subcortical regions appeared to be relatively lower compared with the cortical regions; the highest
correlation was observed in the brainstem and bilateral thalamus (Fig. 2b). This observation is also
plausible because both the brainstem and thalamus include structures that are involved in audiovisual
processing19,20 (e.g., superior/inferior colliculus and lateral/medial geniculate nucleus, respectively).
These results indicate that CRDM is a reliable and appropriate measure to capture whole brain natural
audiovisual representations.

Variability of natural audiovisual representations across brain regions

Given that functions differ between brain regions, brain representations involved in natural audiovisual
signaling should not be uniform across regions; rather, they should vary from region to region. To
examine representational variability across regions, we visualized the global structure of CRDM variation
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across regions in a low-dimensional representational space. We calculated Pearson correlation distances
of CRDMs between all possible pairs of cortical and subcortical regions. Then, a three-dimensional (3D)
representational space was estimated from the correlation distances using uniform manifold
approximation and projection21 (UMAP; see Methods), an unsupervised dimension reduction method.

 

The 3D representations of CRDMs for each region were visualized in UMAP space (Fig. 3a), where brain
regions with more similar CRDM representations are located closer together and indicated by more
similar colors. Three groups of CRDM representations existed that were located apart from other
representations (representations in yellow, green, and magenta in the bottom right, middle right, and top
left of Fig. 3a, respectively). Each group corresponded to audiovisual representations that are associated
with a specialized function of the brain.

 

The cortical mapping of the 3D representations of CRDMs revealed that the three groups were localized in
different parts of the cortex (Fig. 3b). The representations shown in yellow were mainly localized in the
occipital and posterior temporal cortices, which are involved in visual processing15. The representations
in green were primarily localized in the superior temporal cortex, which is involved in auditory
processing16. The representations in magenta were mainly localized in the prefrontal and anterior
temporal cortices, which are involved in higher-level cognitive functions22,23. Thus, the three CRDM
representations appropriately linked with functional differentiation of the cortex. Furthermore, these
observations did not depend on the dimension reduction method because similar trends were also
observed using a more conventional method (Supplementary Fig. 1). These results indicate that
audiovisual representations during natural movie viewing vary across brain regions and that CRDMs can
effectively capture the variability of audiovisual representations.

Genetic effects on natural audiovisual signaling

We determined which brain regions exhibit natural audiovisual representations that are affected by
genetic factors. The genetic effect was evaluated by comparing the similarity of audiovisual
representations of MZ twin-pairs with that of DZ twin-pairs (Fig. 1b). When twin-pair representational
similarity in a region was signi�cantly higher in MZ than in DZ pairs, the audiovisual representations in
that region were regarded as being affected by genetic factors. To test this, we computed the twin-pair
Pearson correlation of CRDMs separately for MZ and DZ twins.

 

The twin-pair correlation of individual brain regions are biased due to differences in noise levels of fMRI
signals across regions. To eliminate such bias, we corrected twin-pair correlations using the noise
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ceiling24, which is the upper-most possible bound of CRDM correlations across individuals when the
noise is contained in fMRI data (see Methods). The noise ceiling computed from our fMRI data varied
from region to region (Supplementary Fig. 2 and Data 2). Because the twin-pair correction divided by
noise ceiling enabled fair comparisons of twin-pair similarity across brain regions, we used the divided
correlation as a measure of twin-pair similarity.

 

Twin-pair similarity of CRDMs in each region was averaged across MZ and DZ pairs, separately (Fig. 4;
see Supplementary Fig. 3 for the results without noise-ceiling correction). Similarity was signi�cantly
higher than zero in all cortical and subcortical regions (Wilcoxon test, P < 10−9, FDR corrected; see
Supplementary Data 3 and 4 for details and the results without noise-ceiling correction, respectively). For
the cortical regions, pair-average similarity was higher in the occipital, superior temporal, posterior
parietal, and dorsolateral prefrontal (dlPFC) cortices compared with other regions, in both MZ and DZ
pairs (Fig. 4a and c). This is consistent with previous reports that audiovisual signals in sensory regions
exhibit higher similarity across individuals than those in high-order regions1,25–27. In the subcortical
regions, similarity appeared to be higher in the caudate, thalamus, and brainstem compared with other
regions, in both MZ and DZ pairs (Fig. 4b and d). MZ and DZ pairs showed highly similar patterns of
mean twin-pair similarity values across brain regions (Pearson correlation, r = 0.939, P < 10−75). These
results indicate that natural audiovisual representations evaluated with CRDMs in individual brain regions
are reproducible, even across individuals.

We observed signi�cant CRDM similarity differences between MZ and DZ pairs in widespread cortical
and subcortical regions (Wilcoxon test, P < 0.05, FDR corrected; Supplementary Data 5). In cortical
regions, signi�cant genetic effects were present in almost all regions of the occipital, temporal, parietal,
and ventral prefrontal cortices. In contrast, regions of the dlPFC, the dorsomedial cortex (dmPFC), and the
insular cortex exhibited weak or no signi�cant genetic effects. Of the subcortical structures, signi�cant
genetic effects were present in all regions except for the right thalamus, right hippocampus, and left
amygdala.

 

We used Falconer’s heritability28 to evaluate the degree of genetic effects in each cortical and subcortical
region for the comparison between regions (see Methods). Of all the cortical regions with signi�cant
genetic effects, the occipital and temporal cortices exhibited relatively high heritability while the prefrontal
and parietal cortices exhibited relatively low heritability, except for the orbitofrontal cortex (OFC; Fig. 5a
and Supplementary Data 5; see Supplementary Fig. 4 and Data 6 for the results without noise-ceiling
correction). Among all the subcortical regions with signi�cant genetic effects, the right pallidum exhibited
the highest heritability, although subcortical heritability was generally lower than cortical heritability. We
observed similar results even when using Holzinger’s heritability29 as an alternative measure of genetic
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effects (Supplementary Fig. 5) and even when using intraclass correlation30 as an alternative measure of
twin-pair similarity (Supplementary Fig. 6 and Data 7).

 

The brain regions with relatively high heritability contained the cortical regions in which susceptibility
artifacts during fMRI scanning frequently appear, including the mediotemporal cortex and OFC31 (Fig.
5a). Indeed, these regions had relatively low noise ceiling, which corresponds to high noise levels
(Supplementary Fig. 2). It might be argued that the observed strong genetic effects in these regions were
caused by the overestimation of contingent differences between MZ- and DZ-pair similarities due to the
correction with low noise ceiling. However, this possibility can be excluded for the following reasons. First,
irrelevant to noise-ceiling correction, these regions consistently exhibited signi�cant genetic effects in
contrast to the cortical regions with lower noise levels, such as dlPFC and dmPFC. Second, the heritability
was not signi�cantly correlated with the noise-ceiling values across brain regions (Supplementary Fig. 7;
Pearson correlation, r = –0.122, P = 0.120). Thus, it is unlikely that the observed cortical pattern of genetic
effects is explained solely by the in�uence of low noise ceiling due to susceptibility artifacts.

 

Taken together, these results indicate that genetic effects on natural audiovisual representations were
present in widespread brain regions, including prefrontal and subcortical regions. In particular, these
effects were relatively strong in the occipital, temporal, and orbitofrontal regions.

Discussion
The present study investigated whether individual variability of natural audiovisual representations in the
brain is affected by genetic factors. For this purpose, we introduced CRDMs as a measure of natural
audiovisual representations in each brain region. We demonstrated that CRDM is a reliable measure of
audiovisual representations that is reproducible both within and across individuals. Moreover, we showed
that it can effectively capture representational variability across different brain regions. Next, the
comparison of twin-pair CRDM similarities between MZ and DZ pairs revealed signi�cant genetic effects
on natural audiovisual representations in widespread brain regions. We observed genetic effects not only
in the sensory regions but also in the frontoparietal association cortices and subcortical regions. These
�ndings suggest that genetic factors affect natural audiovisual signaling by controlling individual
differences of audiovisual representations across the whole brain.

 

The low-dimensional visualization of CRDMs revealed that the brain possesses a continuous
representational space in which different audiovisual representations are smoothly distributed across
brain regions (Fig. 3). Speci�cally, three distinctive groups of brain regions were identi�ed in
representational space. One was located in the occipitotemporal visual region, another in the superior
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temporal auditory region, and the other in the prefrontal region with the anterior temporal region. It is
worth noting that the remaining regions are not necessarily unrelated to natural audiovisual signaling
(Fig. 2). Below, we will discuss the genetic effects on natural audiovisual representations based primarily
on these distinctive representational groups.

 

In the occipitotemporal visual regions, we found that genetic effects were high across all regions (Fig. 5).
These regions included early visual areas in the occipital cortex and category-selective areas in the
posterior inferior temporal cortex. Our results showed that heritability was lower in the category-selective
regions than in the early visual areas. Previous studies explored the genetic effects on visual signaling in
these regions using strictly controlled tasks6,7,32. A magnetoencephalography study revealed that
gamma-band synchronization in early visual areas induced by grating stimuli exhibits a high genetic
contribution ratio close to 90%32. Other studies reported that although fMRI responses in category-
selective visual areas, such as the fusiform face and visual word form areas, are controlled by genetic
factors, heritability is low6,7. Furthermore, it was previously reported that representations in category-
selective regions are easily manipulated by environmental factors, such as expertise33,34. Therefore,
consistent with these �ndings, our results suggest that although representations in visual areas are
strongly affected by genetic factors, these effects are weakened with increased representational
complexity.

 

In the superior temporal auditory region, we found that genetic effects were present but were lower than
those observed in the occipitotemporal visual region (Fig. 5a). Moreover, the superior temporal gyrus,
which includes the primary auditory cortex16, exhibited lower heritability than the region around the
superior temporal sulcus, which is involved in complex auditory processing, such as speech
comprehension35. Previous studies reported that the neural basis of speech perception is genetically
controlled7,36. However, to our knowledge, a neuroimaging study that investigated the genetic
contributions to non-speech auditory signaling in the brain does not exist, although several studies
reported high heritability of auditory-processing ability at the behavioral level37,38. Taken together, genetic
effects on non-speech auditory representations may be weak, at least in natural audiovisual signaling.

 

We found that genetic effects varied across regions in the prefrontal area (Fig. 5a). Within the prefrontal
area, genetic effects were observed in the ventrolateral cortex (vlPFC) and OFC. In contrast, the dlPFC and
dmPFC exhibited weak or no genetic effects despite their involvement in natural audiovisual signaling
(Fig. 2a). Previous studies examined genetic contributions to activation patterns in each of these cortices
separately using different behavioral tasks that were strictly controlled for a speci�c cognitive function,
such as semantic processing39, emotion40, working memory9,10, and con�ict monitoring8. These studies
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separately reported genetic contributions in the vlPFC10,39, dlPFC9, and dmPFC8 but not in the OFC40,
which is not consistent with our results. However, because each of these prefrontal regions is involved in
different cognitive functions22, the genetic effects on activation patterns in the same region may depend
on the speci�c cognitive function being investigated. Therefore, our �ndings suggest that the cognitive
functions related to natural audiovisual signaling are genetically controlled in the vlPFC and OFC but not
in the dlPFC or dmPFC.

 

The anterior temporal cortex (ATC) had audiovisual representations that were similar to ones in the
prefrontal area (Fig. 3) and also showed relatively strong genetic effects (Fig. 5a). The ATC is considered
as an extended part of the limbic system41, including the OFC, and indeed has a strong connection with
the OFC42,43. A variety of cognitive functions, such as semantic memory44,45, social cognition46, and
emotion47,48, are associated with the ATC. Of them, the involvement in emotional processing is in
common with the OFC49, which also showed relatively strong genetic effects in our results (Fig. 5a). This
�nding may suggest that the neural substrates of emotional signaling during audiovisual processing are
substantially controlled by genetic factors. To our knowledge, no previous study has reported the genetic
contribution of audiovisual processing in the ATC. Thus, our �ndings provide clues to the nature of the
functional and genetic roles of the ATC in audiovisual processing.

 

The low-dimensional visualization of CRDMs revealed that the distributions of the three subcortical
regions, the left and right accumbens and the right pallidum, were distinct from that of the other
subcortical regions (Fig. 3). Notably, they were contained within the group of prefrontal regions. The
accumbens has strong projections from prefrontal regions50 and is involved in cognitive functions similar
to those of the OFC, such as emotion51 and value-based decision making52,53. Therefore, it is plausible
that audiovisual representations in the accumbens are analogous to those in prefrontal regions and
exhibit genetic effects. However, it was surprising that only the right pallidum exhibited audiovisual
representations similar to those in prefrontal regions and the strongest genetic effect among subcortical
regions (Fig. 5b). Although the ventral pallidum receives projections from the accumbens50, no study, to
our knowledge, explored the lateralization of these projections or functions of the pallidum. The
lateralization was maintained even when a different dimensional reduction method was used
(Supplementary Fig. 1). Our �ndings provide important insights into the neural substrates of audiovisual
signaling in the subcortex.

 

Natural audiovisual stimulation induces complex, integrative neural signaling that involves multimodal
integration and inter-regional network interactions14. However, evidence suggests that natural audiovisual
stimulation rather induces brain signaling that is more reproducible within and across individuals than
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that induced by strictly controlled stimulation54. This enables e�cient investigation of the individual
differences in brain functions55 and how they are associated with pathological abnormalities56,57. With
the use of natural audiovisual stimulation, we were able to capture reliable audiovisual representations
across the brain and comprehensively uncover genetic in�uences on audiovisual representations. To our
knowledge, this is the �rst study to report genetic effects on natural audiovisual signaling and quantify
heritability across brain regions. Our �ndings provide novel insights into the genetic basis underlying
natural audiovisual experiences in everyday situations.

Methods
Participants

Thirty-nine healthy Japanese twin-pairs were recruited from the registry established by the Center for
Twin Research at Osaka University58,59. Twenty-two pairs were MZ twins (15 female and 7 male pairs;
mean age ± standard deviation [SD] = 26.0 ± 4.3 years), and 17 pairs were DZ twins (6 female-female, 4
male-male, and 7 female-male pairs; mean age ± SD = 26.6 ± 5.3 years). All had normal or corrected-to-
normal vision. Written informed consent was obtained from all participants. The experimental protocol
was approved by the ethics and safety committees of the National Institute of Information and
Communications Technology, Osaka University, and University of Yamanashi.

 

MRI data collection

Functional and anatomical MRI data were collected using a 3T Siemens TIM Trio scanner (Siemens,
Germany) with a 32-channel Siemens volume coil. Functional data were collected using a multiband
gradient echo EPI sequence60 (repetition time [TR] = 2,000 ms; echo time [TE] = 30 ms; �ip angle = 62°;
voxel size = 2 × 2 × 2 mm; matrix size = 96 × 96; �eld of view [FOV] = 192 × 192 mm; number of slices =
72; multiband factor = 3). Anatomical data were collected using a T1-weighted MPRAGE sequence (TR =
2,530 ms; TE = 3.26 ms; �ip angle = 9°; voxel size = 1 × 1 × 1 mm; matrix size = 256 × 256; FOV = 256 ×
256 mm; number of slices = 208).

 

Experimental design

The audiovisual stimuli consisted of natural color movies obtained from Vimeo (https://vimeo.com).
Movies were clipped to 10–20 s in length, and the movie clips were sequentially concatenated in a
pseudo-random order. This procedure produced seven sets of 610-s movies. Each set of movies were
displayed during separate scans. The initial 10 s of each scan were dummy scans to avoid hemodynamic
transients caused by movie onset and were not used for analysis. Six of the seven movie sets consisted
of 225 unique movie clips (1 h in total). The remaining one set consisted of four repetitions of 11 unique
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movie clips (150 s in total) for testing the reproducibility of brain representations (see Representational
reproducibility). The 236 unique movie clips included a wide variety of movie categories (Supplementary
Table 1). Participants viewed the movies displayed on a projector screen (23.8 × 13.5 degrees of visual
angle at 24 Hz) and listened to the audio through MR-compatible headphones while inside the scanner.
Participants were not asked to perform any explicit task.

 

fMRI data preprocessing

For the functional data, motion correction was performed using the statistical parameter mapping
toolbox (SPM8, http://www.�l.ion.ucl.ac.uk/spm/software/ spm8/). For each subject, all volumes were
aligned to the �rst image of the �rst functional run. Low-frequency fMRI response drift was eliminated by
subtracting the median-�ltered signals (with a 120-s window) from the raw signals. Then, the response
for each voxel was normalized by subtracting the mean response and scaling to the unit variance.
FreeSurfer61,62 was used to identify cortical surfaces and subcortical structures from anatomical data,
which were then registered to the voxels of functional data. Each voxel was assigned to a cortical or
subcortical region based on cortical63 and subcortical64 segmentation atlases.

 

CRDM

The structure of the natural audiovisual representations in each cortical or subcortical region was
evaluated using CRDMs, which were calculated using the following procedure. First, the timeseries of
fMRI responses of each participant were separated into time windows of each clip after temporally
shifting with a delay of 4 s to correct for the hemodynamic response. For each time window of each clip,
correlation distances (1–Pearson correlation coe�cient) of the multivoxel response patterns in each
region were calculated for all possible pairs of 2-s fMRI time samples, which yielded a CRDM for that clip.
This procedure was repeated for all clips and in all regions, which produced a set of CRDMs for each
participant. This method is a form of representational similarity analysis65,66, which allows comparisons
of different brain representations between individuals.

 

Representational reproducibility

For the set of movies that comprised four repetitions of 11 movie clips (see Experimental design), we
evaluated the reproducibility of natural audiovisual representations in each brain region using the
Pearson correlation of the upper triangular section of the CRDMs for each pair of repetitions. Speci�cally,
Pearson correlation coe�cients were calculated for each clip for all four repetitions and then averaged.
Then, the mean coe�cients were averaged across the 11 clips, which produced one coe�cient for each
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region in each participant as a measure of representational reproducibility. If the coe�cient was larger in
any given region, this indicated that reproducibility was higher in that region.

 

Representational variability across regions

The variability of natural audiovisual representations across brain regions was examined using the
Pearson correlation distances of the upper triangular section of the CRDMs for all possible pairs of brain
regions. The correlation distances were calculated for each movie clip and then averaged across all clips.
Based on the average correlation distances, a low-dimensional representational space was estimated
using UMAP21 to visualize the global structure of CRDM variability across regions. UMAP is a recently
developed nonlinear dimension reduction method. This method can effectively estimate low-dimensional
representations of data samples from their pairwise distances while preserving the global structure of the
data samples. In this study, the learning of UMAP was implemented using the o�cial python library
(https://github.com/lmcinnes/umap) with the following parameters: number of components = 3, size of
local neighborhood = 15, and minimum distance of embedded points = 0.1. Accordingly, we obtained 3D
representations of CRDMs. To verify the consistency of visualization results across methods, a more
conventional nonlinear dimension reduction method called isomap67 was also used to estimate 3D
representations of CRDMs using the following parameters: number of components = 3 and number of
nearest neighbors = 15.

 

Twin-pair representational similarity

The twin-pair similarity of natural audiovisual representations was evaluated using the Pearson
correlation of the upper triangular section of the CRDMs for each clip within each twin-pair. Then, Pearson
correlation coe�cients of the CRDMs for each clip were averaged across MZ or DZ pairs, which produced
a coe�cient for each of the 236 movie clips for the MZ and DZ pairs separately. The CRDMs for the 11
clips that were repeatedly presented four times were obtained from the fMRI signals averaged across the
repetitions. The mean coe�cients for the MZ and DZ pairs were used as a measure of twin-pair
representational similarity.

 

Conventional twin studies have employed intraclass correlation30, instead of standard Pearson
correlation, to assess twin-pair similarity11,68. Hence, the present study also calculated the intraclass
correlation of CRDMs within each twin-pair using the double-entry method30 as an alternative measure of
the twin-pair similarity of natural audiovisual representations. However, although the results were similar
between standard and intraclass correlations, our main conclusions were derived from the results with
standard correlation but not those with intraclass correlation for the following two reasons. First,
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intraclass correlation has been conventionally applied to univariate data11,68 but not multivariate data as
used in this study (i.e., CRDMs). Second, the noise-ceiling correction of twin-pair similarity, which is
important to compare the similarity fairy across brain regions (see the next section), was originally
introduced for standard correlation24, and it is not straightforward that the correction can be extended to
intraclass correlation. Thus, intraclass correlation was used for a supplementary analysis in this study.

 

Correction using the noise ceiling

Measurement noise contained in fMRI signals vary across brain regions that can be due to physical
factors, such as the position-dependent sensitivity change of a receiver coil69. This affects the regional
difference of representational similarity between individuals and prevents fair comparisons of similarity
across brain regions. To solve this issue, similarity was corrected using the noise ceiling24, which is the
upper-most possible bound of similarity in each region when position-dependent measurement noise is
contained in fMRI signals. The noise ceiling was obtained from the Pearson (or intraclass) correlation
between single-participant and participant-average CRDMs that was computed after each participant’s
CRDM was z-scored24. The correlation coe�cients were calculated for each single-participant CRDM of
each clip and averaged across all clips and all participants. This procedure yielded one noise-ceiling
value for each brain region. The MZ- and DZ-pair CRDM similarity for each clip in each brain region was
divided by the corresponding noise-ceiling value of that region.

 

Genetic effects

Because twins from MZ pairs have the same genomic sequence, while twins from DZ pairs share, on
average, 50% of segregating genes, the similarity differences between these pairs are considered to re�ect
the genetic effects on natural audiovisual representations. The environmental exposures shared by twins
are assumed to be similar in MZ and DZ twins70,71. Accordingly, the genetic effect in each brain region
was examined by comparing between MZ- and DZ-pair CRDM similarities, corrected with the noise
ceiling. A Wilcoxon sign-rank test was used to statistically test the difference between the sets of MZ- and
DZ-pair CRDM similarities for the 236 clips in each brain region. The p values were corrected using FDR
for multiple comparisons (q = 0.05). When MZ-pair CRDM similarity in a region was signi�cantly higher
than DZ-pair one, the audiovisual representations in that region were regarded as having genetic effects.

 

The degree of genetic effect on audiovisual representations in each region was quanti�ed using Falconer
heritability28, given by 2 × (RMZ – RDZ), and Holzinger’s heritability29, given by (RMZ – RDZ) / (1 – RDZ). RMZ

and RDZ are the clip-averaged CRDM similarities (Pearson or intraclass correlation coe�cients) for MZ
and DZ pairs, respectively. Previous twin studies have typically calculated the same types of heritability
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from twin-pair similarity evaluated with univariate intraclass correlation7,11,68. In contrast, this study
measured twin-pair similarity using Pearson or intraclass correlation calculated from multivariate
CRDMs. Therefore, comparing heritability results of our study with those of other studies seems unfair
and is not recommended. We used heritability only for our regional comparisons of genetic effects on
audiovisual representations.

 

 

Data availability

The source data of the �gures are provided with this paper and the data set generated during the current
study is publicly available in the GitHub repository (https://github.com/***).

 

Code availability

The code implementing the analyses in the current study is publicly available in the GitHub repository
(https://github.com/***).
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Figure 1

Experimental design. a, Characterization of natural audiovisual representations in the brain. fMRI signals
were measured in each participant while they viewed a series of movie clips (each clip was 10–20 s in
length, a total of 236 clips) that contained a variety of natural audiovisual information. Multivoxel
activation patterns within each anatomically segmented brain region were used to obtain CRDMs.
CRDMs were computed from the correlation distance between all possible time-sample pairs of the
multivoxel activation patterns from each clip and were regarded as the character of audiovisual
representations in each brain region. b, Testing for genetic effects on natural audiovisual representations.
Twin-pair similarity of the CRDMs was calculated separately for MZ and DZ twin-pairs. The similarity of
CRDMs between MZ and DZ pairs was compared to determine the genetic effects on audiovisual
representations, given the greater genetic similarity of MZ pairs (identical genomic sequence) compared
to DZ pairs (50% of segregating genes in common). The relevant environmental exposures are assumed
to be equally shared in MZ and DZ pairs.
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Figure 2

Representational reproducibility in each brain region. a, A cortical map of representational reproducibility.
The reproducibility of audiovisual representations in each region was calculated using a Pearson
correlation of the CRDMs of identical movie clip repetitions. The reproducibility averaged across all
participants was mapped onto the cortical surface of a reference brain (top left: lateral view; bottom left:
medial view; right: ventral view). Brighter locations indicate regions with larger reproducibility. b,



Page 21/24

Reproducibility of CRDMs in subcortical regions. Each bar represents the Pearson correlation coe�cient
calculated for each subcortical region. The color of each bar was determined using the same colormap
used in a. All cortical and subcortical regions showed signi�cant reproducibility (P < 10−9, FDR corrected;
See Supplementary Data 1).

Figure 3
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Representational variability across brain regions visualized using dimension reduction. a, Natural
audiovisual representations in individual regions mapped onto a 3D representational space that was
estimated from the similarity of CRDMs across regions using UMAP, an unsupervised dimension
reduction method. This UMAP space preserves representational similarity between regions as proximity in
the space. Each marker represents a CRDM in a single cortical or subcortical region. The color of each
marker is determined by an RGB colormap based on the coe�cients of three components (red, �rst
component; green, second component; blue, third component) as indicated by the color bar along each
axis. CRDMs of brain regions with similar colors demonstrate similar audiovisual representations. The
markers for the subcortical regions are denoted by numbers 1–15 (1: brainstem; 2/3: left/right thalamus;
4/5: left/right caudate; 6/7: left/right putamen: 8/9; left/right pallidum; 10/11: left/right hippocampus;
12/13: left/right amygdala; 14/15: left/right accumbens). b, A cortical map of representational variability.
The 3D representations of CRDMs in individual cortical regions were mapped onto the cortical surface
using the same RGB colormap used in a.

Figure 4

Twin-pair representational similarity in each brain region. a–b, Cortical mapping of twin-pair
representational similarity. Twin-pair similarity of CRDMs corrected with the noise ceiling of each region
was mapped onto the cortical surface separately for MZ (a) and DZ (b) pairs. Brighter locations indicate
regions with higher similarity. The other conventions are the same as those in Fig. 2a. c–d, Twin-pair
representational similarity in subcortical regions. Each bar represents corrected twin-pair CRDM similarity
of each subcortical region for MZ (c) and DZ (d) pairs. The color of each bar in c and d is determined by
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the colormap in a and b, respectively. All cortical and subcortical regions showed signi�cant similarity (P
< 10−9, FDR corrected; See Supplementary Data 3).

Figure 5

Genetic effects on the audiovisual representations of each brain region. a, Heritability of audiovisual
representations in cortical regions. The Falconer’s heritability calculated from the twin-pair similarity of
CRDMs was mapped onto the cortical surface. Heritability is shown only in cortical regions with
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signi�cant genetic effects evaluated using signi�cant differences between MZ- and DZ-pair CRDM
similarities (Wilcoxson test, P < 0.05, FDR corrected). Brighter locations indicate regions with higher
heritability. The other conventions are the same as those in Fig. 2. b, Heritability of audiovisual
representations in subcortical regions. The colors of the bars correspond to those in the cortical map (a).
Marks denote signi�cant differences between MZ- and DZ-pair CRDM similarities (*P < 0.05, **P < 0.001,
***P < 0.00001, FDR corrected). See also Supplementary Data 5.
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